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Abstract—Reducing the quantity of cement in cementitious 
composites can help to reduce the environmental effect of construction 
materials. Byproducts such as ferronickel slags (FNS), fly ash (FA), 
and waste as Crepidula fornicata shells (CR) are promising options for 
cement replacement. In this work, we investigated the relevance of 
substituting cement with FNS-CR and FA-CR on the mechanical 
properties of mortar and on the thermal properties of concrete. 
Foraging intervals ranging from 2 days to 28 days, the mechanical 
properties are obtained by 3-point bending and compression tests. The 
chosen mix is used to construct a prototype in order to study the 
material’s hygrothermal performance. The data collected by the 
sensors placed on the prototype were utilized to build an artificial 
neural network. 
 

Keywords—Artificial neural network, cement, circular economy, 
concrete, byproducts. 

I. INTRODUCTION 

HE production of cement is increasing widely around the 
world due to the expansion of the construction sector and it 

produces a significant amount of CO2. Multiple options for 
cementing systems have been stated. The partial replacement of 
cement by supplementary cementing materials presents a 
promising solution [1]. Cement can be partially replaced by 
different supplementary cementitious materials (SCM) such as 
blast furnace slag [2], FA [3], [4] and silica fume [3], [5], [6] 
and thus results in the valorization of industrial byproducts and 
the conservation of natural resources [7]. The enhanced use of 
SCM will lead to the reduction of CO2 footprint. One of these 
products is FA, which is produced at large quantity [8]. Only a 
limited percentage is reused, the rest is treated as waste and is 
dumped and stored on the surface. This brings serious risks of 
air pollution and water contamination by leaching [3], [9], [10] 
due to their content of potentially toxic elements. Among these 
elements, we find Cu, Zn, As, Pb, Cd, Ni, B and Hg which 
constitute a serious threat to human health and to our 
ecosystems. 

The heat and moisture transfers in porous building materials 
and envelopes is a complex phenomenon, and its relative 
impact is proven to be influenced by many factors including the 
climatic conditions and the hygroscopic properties of the 
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material. Several models were used to simulate the 
hygrothermal behavior of concrete using a physical model with 
Wufi tools [5], [11] or black box models with ANN models 
[12]-[14]. We found only three works on the use of ANN 
models for the hygrothermal simulation at the wall scale [12]-
[14]. For this reason, our interest is focused on data-driven 
model to simulate the heat and moisture transfer of an 
experimental cell. Indeed, data-driven approaches are well 
recognized for their outstanding performances to describe the 
behavior of a system. The simulation of the hygrothermal 
performance by ANN models will be executed without any 
physical knowledge, in contrast to what is implemented into 
Wufi tools. That is possible because we compute the numerical 
model with data collected from the system investigated. 

II. SUPPLEMENTARY CEMENTING MATERIALS 

A. Fly Ash 

FA as a byproduct of coal combustion is a heterogenous 
material. The chemical properties of FA are influenced both by 
the characteristics of the coal burned and by the storage method. 
The addition of FA to the concrete has an impact on its 
behavior. The use of FA as supplementary material leads to the 
reduction of the hydration heat and enhancement of the concrete 
mixtures’ fluidity at the fresh state [3], [10]. The setting time of 
cementitious mixes including FA is longer than the mixes 
without FA. This difference is due to the slow pozzolanic 
reactions of FA [3], [15]. Rashad shows that the increase of the 
substitution rate led to a decrease of the drying shrinkage [3]. 
These findings are attributed to the densification of the matrix, 
which hinders the evaporation of water [15]. Concerning the 
thermal behavior of mixtures containing FA only few studies 
have investigated it. Nevertheless, it has been observed a 
reduction in the thermal conductivity of the mortar and concrete 
with FA [16]. The hydration reaction of FA is relatively slow, 
which explains why its contribution is not noticeable at younger 
ages [17]. Berry et al. [18] reported that the FA in the early 
stages act as a space filler, and that are implicated in the creation 
of ettringite (AFt). In the long term, they take part to the 
hydration reaction mainly as silico-aluminate binders. When 
materials rich in silica (SCM) are used, the reaction products, 
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mainly in the form of Calcium Silicate Hydrates (CSH), show 
lower calcium-silica ratios (c/s) [19], [20]. Due to its slow 
hydration and necessity for activation, the use of FA in blended 
cement can improve age strength but lower early age strength. 
To improve the strength of ternary mixed cements at an early 
stage, efforts have been undertaken to incorporate carbonate. 
Different studies show that the combination of calcium 
carbonate, originating from limestone and FA in concrete or 
mortar is complementary. Indeed, the calcium carbonate filler 
improves the early strength of concrete whereas the FA 
improves the later strength and thus achieving an optimal 
strength development [19], [21]. 

B. Ferronickel Slags 

The FNS used are provided by The Société Le Nickel (SLN, 
New Caledonia) and have interesting properties such as low 
density, sufficient hardness and toughness, strong compaction 
potential, high water permeability, and great fire resistance with 
moderate thermal expansion [22]. SLN produces 3 million tons 
of FNS per year and has a stock of 25 million tons [22]. Only 
8% of yearly FNS production is currently being utilized [23]. 
FNS have been shown to be unsuitable for structural usage in 
research over the last 50 years [23], [24], and there are just a 
few investigations on the use of FNS from New Caledonia in 
concrete. However, issues with durability have been reported 
[25]. As a result, the FNS are only used as a base filler for roads 
[25]. 

C. Seashell Powder 

Seashell is another potential waste product abundant in 
nature that can play the role of MSC. In Normandy (France), 
for example, scallops, oyster shells, crepidula, and mussel 
shells are available at high quantities. France is one of the 
largest consumers of shellfish in Europe. Each year, 191,800 
tons of shells end up in landfills, incinerators or as waste in the 
coast in France [26]. Different studies on the use of shells as 
supplementary cementing materials have been ongoing for the 
past 50 years [27], [28]. These studies show that ground shells 
can be used in mortar and concrete. The partial replacement of 
cement by shells can present an adequate and lower thermal 
conductivity than the control mortar. The shells are composed 
of 95% of calcium carbonate (CaCO3), which is similar to the 
calcium carbonate content of the limestone powder used for 
Portland cement production [29].  

III. RESULT AND DISCUSSION 

In line with what is already proposed in the literature, the 
conceptual study plan of our work consists of three main parts, 
summarized as follows: In the first step, we substituted partially 
the cement by FNS and crushed CR and by FA and crushed CR 
and we investigated the mechanical behavior, in particular the 
compressive strength according to EN196-1 [30]. In the second 
step, we investigated the thermal conductivity of the mixed 
concretes with cement substitution by FA-CR. In the third and 
last step, we studied the hygrothermal behavior of the material. 

A. Compressive Strength 

The compressive strength values of the mortars after a curing 
time of 2 days,7 days, 14 days and 28 days are presented in Figs. 
1 and 2. For the mixes with cement substitution by FNS-CR 
(Fig. 1), the maximum compressive strength is observed for 
FNS-CR-10 and at the early age of 2 days. However, the 
compressive strength of mortars containing up to 20% FNS-CR 
is still more than half that of CM mortars. For the mixes with 
cement substitution by FA-CR (Fig. 2), the maximum 
compressive strength is obtained with 10% of cement 
replacement. Above 10% of FA-CR substitution (FA-CR-10), 
the results show that the compressive strengths decrease with 
the increase of the substitution rate. At a substitution level of 
40%, the strengths are still adequate for application in the 
construction industry.  

 

 

Fig. 1 Compressive strength of cement mortars with partial 
substitution by FNS-CR at 2, 7, 14 and 28 days 

 

 

Fig. 2 Compressive strength of cement mortars with partial 
substitution by FA-CR at 2, 7, 14 and 28 days 

B. Thermal Conductivity 

The thermal conductivities of all the FNS-CR mix are close 
and do not decrease, for this reason we have chosen to present 
only the results of the FA-CR mixtures. Indeed, the concrete 
with FNS contains a large amount of Mg and Fe, which are very 
high-electronic-conductive elements. 

For each substitution rate by FA-CR, a concrete specimen 
with dimension of 30 cm x 30 cm x 7 cm was prepared. The 
thermal conductivities of all mixtures were performed using a 
Heat Flow Meter (HFM). In Fig. 3, we show that the thermal 
conductivity of concrete samples decreased with the increase of 
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FA and CR amounts. The decrease in thermal conductivity 
between the control concrete and the concrete with 10% of FA-
CR is greater than the decrease noticed above 10% of 
substitution level. These initial results are of great interest and 
show that the addition of FA and CR can significantly reduce 
the thermal conductivity of concrete. 

 

 

Fig. 3 Variation of thermal conductivity of different formulations 
after 28 days of cure 

C. Artificial Neural Network 

Finally, we used the FA-CR-30 optimal formulation for the 
rest of the study. Indeed, this mix has a mechanical strength 
similar to a CEM III 32.5 cement as well as a thermal 
conductivity, e.g., 30% lower than the ordinary concrete. To 
monitor the hygrothermal behavior of this formulation we built 
a prototype house of 70 cm long, 70 cm wide and 70 cm high 
(Fig. 4). The walls are made of 5 cm of concrete and 5 cm of 
external thermal insulation. As part of the reflective approach 
of recycling, we used panels of recycled cotton as insulation 
with a thermal conductivity of 0.039. We designed an opening 
of 30 cm × 25 cm to comply with the RE 2020 standard, which 
states that a Glazing of at least 16% of the living area must be 
applied [32]. In addition, we placed seven sensors of 
temperature and relative humidity, and one solar radiation 
sensor on different sides of the structure. Outside, we placed a 
temperature, a humidity, and a solar radiation sensor. 

 

 

Fig. 4 Description of the prototype house 
 
The data collected for 10 days from the sensors were used to 

train the data-driven model. The first step of the training is to 
choose the type of data that will enter the model training. 
Among the input data used, we have the outdoor temperature, 

outdoor humidity and the concrete constituents. The outputs are 
the temperature and humidity inside the structure. We trained 
the model with 70% of the collected data and tested it with the 
remaining 30%. Fig. 4 shows the temperature and the relative 
humidity obtained by the neural network model as a function of 
the experimental values during the training, validation and 
global phases. The adequacy of the result predicted by the 
implemented model was evaluated by the statistical correlation 
coefficient (R) (Fig. 5). 

 

 

Fig. 5 Forecasted and experimental temperature values obtained for 
each phase of the model implementation 

 
The statistical correlation coefficient is shown for each of the 

training, validation, and global phases. For the temperature 
prediction, we observe that the correlation coefficients for the 
training and validation data are 0.989 and 0.988 respectively. 
This result means that the estimated value from the input data 
agrees with the measured value.  

D. Condensation 

The Glazer technique is used to calculate the vapor pressure 
(Pv) and the internal saturation pressure (Ps), as stated by [31]. 
The area of the prototype where (Pvint-Psint) is maximum 
presents the greatest risk of condensation and there is no risk of 
condensation if (Pvint-Psint) is always negative or equal to 
zero. Fig. 6 shows the condensation risk indicator, which is a 
function of the internal (Pv) and internal (Ps). In Fig. 6, it is 
observed that there is no risk of condensation inside the 
prototype since the Pvint-Psint values are consistently negative. 
This is due to the moisture absorption by the concrete mixture 
with FA-CR.  

Fig. 7 shows the compressive strengths of the concrete 
mixture with FA-CR-30 after 14 days, 28 days, and 300 days of 
curing time under controlled conditions. The compressive 
strength continues to increase with the age, this occurs due to 
the ongoing hydration of the cement. Indeed, by forming 
additional CSH and CSAH, the absorbed moisture contributes 
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to the continued pozzolanic reaction of the concrete. 
 

 

Fig. 6 Risk of condensation 

 

Fig. 7 Compressive strength at 14, 28, and 300 days of the concrete 
CR-FA-30 

IV. CONCLUSION 

The use of CR, FNS and FA will contribute in the 
accomplishment of sustainable development goals and in the 
reduction of carbon footprint. Our results show an acceptable 
behavior of the compressive strength with the substitution of 
cement by FNS-CR, and a significant improvement of the 
mechanical performance at 10% of cement substitution with 
FA-CR. Regarding thermal conductivity, we observed a 
significant decrease with the substitution increase. Based on the 
mechanical and thermal properties, the optimal formulation 
retained is with 30% of cement substitution. Then we evaluated 
the ability of the ANN model to predict the indoor temperature 
and relative humidity of the optimal concrete mix. The obtained 
coefficient of correlation is close to 1, which demonstrate a high 
accuracy of the neural model. Modeling with neural networks 
has proven to be a successful approach for achieving a good 
match between experimental and forecasted values. 

REFERENCES  
[1] S. Ogbeide, “Developing an optimization model for CO2 reduction in 

cement production process,” J. Eng. Sci. Technol. Rev., vol. 3, Jun. 2010. 
[2] X. Shi, Z. Yang, Y. Liu, and D. Cross, “Strength and corrosion properties 

of Portland cement mortar and concrete with mineral admixtures,” Constr. 
Build. Mater., vol. 8, no. 25, pp. 3245–3256, 2011. 

[3] A. M. Rashad, “A brief on high-volume Class F fly ash as cement 

replacement – A guide for Civil Engineer,” Int. J. Sustain. Built Environ., 
vol. 4, no. 2, pp. 278–306, Dec. 2015. 

[4] A. Mehta, R. Siddique, T. Ozbakkaloglu, F. Uddin Ahmed Shaikh, and R. 
Belarbi, “Fly ash and ground granulated blast furnace slag-based alkali-
activated concrete: Mechanical, transport and microstructural properties,” 
Constr. Build. Mater., vol. 257, p. 119548, Oct. 2020. 

[5] Y. Jeong, S.-H. Kang, M. O. Kim, and J. Moon, “Acceleration of cement 
hydration from supplementary cementitious materials: Performance 
comparison between silica fume and hydrophobic silica,” Cem. Concr. 
Compos., vol. 112, p. 103688, Sep. 2020. 

[6] W. Xu, Y. Zhang, and B. Liu, “Influence of silica fume and low curing 
temperature on mechanical property of cemented paste backfill,” Constr. 
Build. Mater., vol. 254, p. 119305, Sep. 2020. 

[7] G. L. Golewski, “Improvement of fracture toughness of green concrete as 
a result of addition of coal fly ash. Characterization of fly ash 
microstructure,” Mater. Charact., vol. 134, Nov. 2017. 

[8] P. K. Mehta, “Sustainable Cements and Concrete for the Climate Change 
Era – A Review,” p. 10. 

[9] S. W. Tang, X. H. Cai, Z. He, H. Y. Shao, Z. J. Li, and E. Chen, 
“Hydration process of fly ash blended cement pastes by impedance 
measurement,” Constr. Build. Mater., vol. 113, pp. 939–950, Jun. 2016. 

[10] J. Yu, C. Lu, C. K. Y. Leung, and G. Li, “Mechanical properties of green 
structural concrete with ultrahigh-volume fly ash,” Constr. Build. Mater., 
vol. 147, pp. 510–518, Aug. 2017. 

[11] S. S. Sui Jiang, J. L. Hao, and J. N. De Carli, “Hygrothermal and 
mechanical performance of sustainable concrete: A simulated comparison 
of mix designs,” J. Build. Eng., vol. 34, p. 101859, Feb. 2021. 

[12] A. Tijskens, S. Roels, and H. Janssen, “Neural networks for 
metamodelling the hygrothermal behavior of building components,” 
Build. Environ., vol. 162, p. 106282, Sep. 2019. 

[13] A. Tijskens, S. Roels, and H. Janssen, “Hygrothermal assessment of 
timber frame walls using a convolutional neural network,” Build. 
Environ., vol. 193, p. 107652, Apr. 2021. 

[14] O. May Tzuc, O. Rodríguez Gamboa, R. Aguilar Rosel, M. Che Poot, H. 
Edelman, M. Jiménez Torres, and A. Bassam, “Modeling of hygrothermal 
behavior for green facade’s concrete wall exposed to nordic climate using 
artificial intelligence and global sensitivity analysis,” J. Build. Eng., vol. 
33, p. 101625, Jan. 2021. 

[15] E.-H. Yang, Y. Yang, and V. C. Li, “Use of High Volumes of Fly Ash to 
Improve ECC Mechanical Properties and Material Greenness,” Mater. J., 
vol. 104, no. 6, pp. 620–628, Nov. 2007. 

[16] D. Bentz, M. Peltz, A. Durán-Herrera, P. Valdez, and C. Juárez, “Thermal 
properties of high-volume fly ash mortars and concretes,” J. Build. Phys., 
vol. 34, no. 3, pp. 263–275, Jan. 2011. 

[17] L. Lam, Y. L. Wong, and C. S. Poon, “Degree of hydration and gel/space 
ratio of high-volume fly ash/cement systems,” Cem. Concr. Res., vol. 30, 
no. 5, pp. 747–756, May 2000. 

[18] E. E. Berry, R. T. Hemmings, and B. J. Cornelius, “Mechanisms of 
hydration reactions in high volume fly ash pastes and mortars,” Cem. 
Concr. Compos., vol. 12, no. 4, pp. 253–261, Jan. 1990. 

[19] B. Lothenbach, K. Scrivener, and R. D. Hooton, “Supplementary 
cementitious materials,” Cem. Concr. Res., vol. 41, no. 12, pp. 1244–
1256, Dec. 2011. 

[20] J.-I. Escalante-Garcia and J. H. Sharp, “The chemical composition and 
microstructure of hydration products in blended cements,” Cem. Concr. 
Compos., vol. 26, no. 8, pp. 967–976, Nov. 2004. 

[21] G. Millán-Corrales, J. R. González-López, Á. Palomo, and A. Fernández-
Jiménez, “Replacing fly ash with limestone dust in hybrid cements,” 
2020. 

[22] “FNS: a promising construction material for the Pacific Region,” 2017. 
(Online). Available: https://www.cerib.com/wp-
content/uploads/2017/03/publication-sln.pdf. (Accessed: 12-Apr-2022). 

[23] B. V. Tangahu, I. Warmadewanthi, D. Saptarini, L. Pudjiastuti, M. A. M. 
Tardan, and A. Luqman, “Ferronickel Slag Performance from 
Reclamation Area in Pomalaa, Southeast Sulawesi, Indonesia,” Adv. 
Chem. Eng. Sci., vol. 05, no. 03, pp. 408–412, 2015. 

[24] J. Sun, Z. Wang, and Z. Chen, “Hydration mechanism of composite 
binders containing blast furnace ferronickel slag at different curing 
temperatures,” J. Therm. Anal. Calorim., vol. 131, no. 3, pp. 2291–2301, 
Mar. 2018. 

[25] The European Cement Association (CEMBUREAU), “Activity Report,” 
Belgium, first ed, 2017. 

[26] “Chiffres clés de la filière pêche et aquaculture en France,” 2019. 
(Online). Available: 
https://www.franceagrimer.fr/Actualite/Filieres/Peche-et-

‐1300

‐1100

‐900

‐700

‐500

‐300

‐100

100

P
vi
n
t‐
P
si
n
t

0

5

10

15

20

25

30

35

40

45

50

14 days 28 days 300 days

A
ve
ra
ge

 c
o
m
p
re
ss
iv
e
 s
tr
e
n
gt
h
 

o
f 
co
n
cr
e
te
 (
M
P
a
)

World Academy of Science, Engineering and Technology
International Journal of Civil and Environmental Engineering

 Vol:16, No:12, 2022 

334International Scholarly and Scientific Research & Innovation 16(12) 2022 ISNI:0000000091950263

O
pe

n 
Sc

ie
nc

e 
In

de
x,

 C
iv

il 
an

d 
E

nv
ir

on
m

en
ta

l E
ng

in
ee

ri
ng

 V
ol

:1
6,

 N
o:

12
, 2

02
2 

pu
bl

ic
at

io
ns

.w
as

et
.o

rg
/1

00
12

82
7.

pd
f



 

 

aquaculture/2019/Chiffres-cles-de-la-filiere-peche-et-aquaculture-en-
France-en-2019. (Accessed: 08-Oct-2021). 

[27] B. A. Tayeh, M. W. Hasaniyah, A. M. Zeyad, and M. O. Yusuf, 
“Properties of concrete containing recycled seashells as cement partial 
replacement: A review,” J. Clean. Prod., vol. 237, p. 117723, Nov. 2019. 

[28] W. A. S. B. W. Mohammad, N. Hazurina Othman, M. H. W. Ibrahim, M. 
A. Rahim, S. Shahidan, and R. A. Rahman, “A review on seashells ash as 
partial cement replacement,” vol. 271, p. 012059, Nov. 2017. 

[29] S. Mosher, W. G. Cope, F. X. Weber, D. Shea, and T. J. Kwak, “Effects 
of lead on Na+, K+-ATPase and hemolymph ion concentrations in the 
freshwater mussel Elliptio complanata,” Environ. Toxicol., vol. 27, no. 5, 
pp. 268–276, May 2012. 

[30] “EN 196-1,” 2016. 
[31] G. Nervetti and F. Soma, La verifica termoigrometrica delle pareti. 

Milano: Hoepli, 1982. 
[32] Reglementation environnementale des bâtiments neufs (RE 2020). 2022. 
 
 
Manal Bouasria is a Ph.D student in Laboratory of graduate school of 
construction engineers of Caen (ESITC), she has a master’s Degree in Civil 
engineering with a focus on composite materials from the University Claude 
Bernard of Lyon.  
 
Mohammed Hichem Benzaama has a Ph.D. Degree in Efficiency in Building 
Energy from Reims university, France. At present, he is an Associate Professor 
at Graduate School of Building Engineering, Caen, France (ESITC Caen). His 
main research interests concern building technology with a particular focus on 
the thermal modelling, control strategies, renewable energies for thermal 
comfort and building materials. 
 
Valérie Pralong is research director at the CNRS in the CRISMAT 
Crystallography and Materials Sciences laboratory in Caen. She obtained her 
Ph.D in materials science from the Picardie Jules Verne University in 2000 on 
alkaline batteries. She joined the CNRS in 2003 as a researcher. She explores 
and prepares new materials, new structures as well as tuning their physical or 
chemical properties by soft chemistry in order to generate original framework 
in the domain of the energy storage. 
 
Yassine El Mendili has a Ph.D. in Material Sciences for the University of Le 
Mans. Currently, he is professor and Lead of the Department of materials 
efficiency at ESITC Caen. He has more than 15 years of experience in education 
and he is an expert in microstructural characterization. 
 

World Academy of Science, Engineering and Technology
International Journal of Civil and Environmental Engineering

 Vol:16, No:12, 2022 

335International Scholarly and Scientific Research & Innovation 16(12) 2022 ISNI:0000000091950263

O
pe

n 
Sc

ie
nc

e 
In

de
x,

 C
iv

il 
an

d 
E

nv
ir

on
m

en
ta

l E
ng

in
ee

ri
ng

 V
ol

:1
6,

 N
o:

12
, 2

02
2 

pu
bl

ic
at

io
ns

.w
as

et
.o

rg
/1

00
12

82
7.

pd
f


